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Abstract: In this paper, topology identification of fractional complex networks is investigated.
First of all, an important result is obtained, which reveals some special relations between the
primitive function and its fractional derivative. Then an auxiliary network consisting of isolated
nodes and a regulation mechanism are designed in order that there is no need to check the linear
independence condition (LIC) and the identification failure caused by network synchronization
can be avoided. By applying inequality techniques, the realizability of topology identification
for fractional systems is proved. And then two algorithms are given to identify the unknown
parameters in the original network. In order to have more realistic significance, the accuracy
function, which is an upper bound of the estimation error between the estimated results and
the corresponding unknown parameters, is considered to evaluate the validity of our estimation
algorithms. Furthermore, an example is provided to demonstrate the effectiveness of the main

results.
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1. INTRODUCTION

Complex networks Strogatz (2001), which consist of a
great number of nodes interconnected by edges, are ubiqui-
tous in various fields of the real world, such as power grids
Albert et al. (2004), telecommunication networks Schintler
et al. (2005), the Internet Maslov et al. (2004) and so on.
Over the past few decades, research on complex networks
has been done and fruitful results have been obtained, such
as synchronization control Yi et al. (2017),Xu et al. (2018),
structure optimization Zhou et al. (2006) and so on. Note
that the dynamical systems with known parameters have
been investigated in the aforementioned papers. But, in
most of practical situations, the topology of a large-scale
network is usually not accessible. Thus an important topic
called topology identification or parameter estimation has
emerged and it has attracted more and more attention Xu
et al. (2017),Wu et al. (2016).

One of the main methods used in the field of topolo-
gy identification for unknown network is the so-called
synchronization-based method Yu et al. (2006),Zhou et al.
(2007),Wu. (2008),Liu et al. (2009) and a key assumption
is needed in these existing papers that all coupling terms
of the unknown network are linearly independent of the
synchronization manifold between the drive (unknown)
network and a designed response network, which is called
the linear independence condition (LIC). However, there
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are two shortcomings associated with the LIC that should
be noted. Firstly, there is still no effective method to verify
the LIC so far. Secondly, the topology identification is
likely to fail if the LIC does not hold. For example, a
conclusion has been obtained in Chen et al. (2009) that, if
the drive network is in a synchronous situation, the LIC
will not be satisfied and the topology identification process
based on Yu et al. (2006),Zhou et al. (2007),Wu. (2008),Liu
et al. (2009) will fail. Therefore, it is necessary to explore
some new methods on topology identification, which can
overcome the disadvantages. Note that some efforts have
been devoted in Zhu et al. (2019) but it is still a challenging
problem.

It should be pointed out that all the mathematical models
considered in this paper are fractional systems. As one of
the important branches of mathematics, fractional calculus
Oldham et al. (1974) was born in 1695 almost simultane-
ously with classical integer-order integration and differen-
tiation. In recent years, people have gradually realized that
fractional systems can provide an excellent instrument
for the description of memory and hereditary properties
of various materials and processes. And the theories of
fractional calculus have been applied to a wide range
of areas successfully, which include mathematical biology
Ahmed et al. (2007), finance Laskin. (2000), engineering
Zhang et al. (2017),Ren et al. (2016) and so on. Therefore
to investigate fractional complex networks will enrich and
perfect the nonlinear theories and applications.



Preprints of the 21st IFAC World Congress (Virtual)
Berlin, Germany, July 12-17, 2020

It is noteworthy that some conclusions may not hold in
the sense of fractional calculus while they are holding in
the sense of integer-order calculus. For example, Lemma 1
in Zhu et al. (2018) (or Lemma 2.2 in Zhao et al. (2020)),
which plays a key role in the process of topology identifica-
tion, has not been proved in the sense of fractional calcu-
lus. Based on the difference between fractional and integer-
order calculus and the lack of some important conclusions,
two problems should be highlighted. 1) By using control
theories, such as synchronization-based method, can the
topology identification of fractional systems be realized?
2) How to design an effective strategy to identify unknown
parameters? And can an appropriate mechanism be given
to evaluate the validity of the estimation strategy?

According to the above discussion, the main contributions
of this manuscript are summarized as follows. An impor-
tant result is proposed and proved, which can reveal some
special relations between the primitive function and its
fractional derivative. And an auxiliary network consisting
of isolated nodes is constructed and a regulation proto-
col is designed in order that there is no need to check
the LIC and the identification failure caused by network
synchronization can be avoided. And then, by using the
synchronization-based method and inequality techniques,
the realizability of topology identification for fractional
systems is proved. Then two algorithms are proposed to
estimate the unknown parameters in the original network.
And the accuracy function is considered to denote the
accuracy of estimated results and this function can also
be used to evaluate the effectiveness of the algorithms.

The rest of this paper is organized as follows. Section
2 gives some mathematical preliminaries. The main re-
sults about topology identification of fractional complex
networks are presented in section 3. Next, a numerical
simulation in section 4 is provided to demonstrate the
effectiveness and correctness of the theoretical results.
Finally, this manuscript is concluded in section 5.

Notations: Let Rt = [0,400), R = (—o0,+00), R"
be the n-dimensional Euclidean space and R™*™ be the
space of n x m real matrices. Z represents the collection
of all positive integers. I,, denotes n x m real identity
matrix. AT means the transpose of the matrix A. B!
means the inverse of the matrix B. || S || denotes the
Euclidean norm of a vector 3, which is defined by || 8 ||=
\/m where 8 = (B1,---,8,)T. || ¥ || stands for the

Euclidean norm of a matrix ¥, which is defined by || ¥ ||=

Amaz (PTW) where Apqq(c) represents the maximum
eigenvalue of the corresponding matrix. Rank(A) denotes
the rank of matrix A. | f(¢) | denotes the absolute value
of a function f(t) € R. Let { DYx(t) = § D{a(t) |-

2. PRELIMINARIES
2.1 Fractional calculus

In this subsection, two common definitions of fractional
calculus are introduced and several necessary lemmas are
presented.

Definition 1. (Kilbas et al. (2006)) Caputo fractional
derivative with order « for a function x : RT — R is
defined as

d™x(T)

dr™m

t
1
CDa — / _ ym—a—1
to t :L‘(t) F(m _ Oé) (t T) dT)
to

where 0 <m—1<a <m,mé€ Z; and I'(:) is Gamma
function.
Definition 2. (Kilbas et al. (2006)) Riemann-Liouville

fractional integral with order « for a function f: RT — R
is defined by

1

BIF0) = / (t — 7)™t f(r)dr,

to

where o > 0 and I'(-) is Gamma function.

Lemma 3. (Kilbas et al. (2006)) For any constants ky
and ko , the linearity of Caputo fractional derivative is
described by

D7 (kag (1) + kah(t) = kafy Dig(t) + ki, DEA(E).
Lemma 4. (Kilbas et al. (2006)) If 0 < a < 1 and
z(t) : R — Ris a differentiable function, then the following
equality holds,

w1 e DR a(t) = a(t) — z(t),

where t > .

Lemma 5. (Duarte-Mermoud et al. (2015)) Let v(¢) : R —
R™ be a vector of differentiable function. Then, for any
time instant t > t(, the following inequality holds,

f DP (W (8) Pu(t)) < 207 (1) (Pf, Do (t)),

where P € R™"*™ is a positive definite matrix and 0 < o <
1.

Lemma 6. (Kilbas et al. (2006)) If « > 0 and S > 0, then

o G PO e
WIE (= t0)"! = s (= ),

where I'(+) is Gamma function.
2.2 Problem formulation

A fractional complex network consisting of N nodes is
considered as follows,

N
LWDEw(t) = filwmi() + Y aGas(t=7(1), g
= 1<i<N,iecZ,,

where 0 < o < 1, z;(t) = (zi1(t), wi2(t), -+ -, xin(t))T € R®
is the state vector of the ith node at time ¢, f; : R — R™
is a continuously differentiable vector function, 7(¢) > 0
denotes time-varying delay at time t, G # 0 € R™*"
is the inner coupling matrix and A = (a;;)nxn is the
unknown weight configuration matrix. If there exists a link
from node ¢ to node j (¢ # j), then a;; > 0; otherwise,
ai; =0 (i # j); ayy = — Z;V:Lj# a;;. Note that the
configuration matrix A does not have to be symmetric or
irreducible, which means that network (1) can be directed
or undirected, connected or unconnected.

In this paper, the topological structure of network (1) will
be identified. In order to estimate the configuration matrix
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A, an auxiliary network composed of N isolated nodes is
constructed as follows,

yi(t) =vig(t), 1 <i< N, i€ Zy, (2)
where ;i (t) = (yi1(t), yia(t), - - -, yin(t))" € R™ is the state
vector of the ith node, v; € R™ is a constant vector and
g(t) : R — R is a continuously differentiable function.

Furthermore, a regulation mechanism is added to network
(1) and the regulated network can be described by

+ ZCLUG x] ( )) +ul( ) (3)

1<i<N,icZ,,

g)Dfxz( ) fz 1'1

where w;(t) is the regulation protocol which will be de-
signed later.

Then three necessary assumptions are given as follows.

Assumption 7. Assume that 7(t) is bounded and differ-
entiable. And 7(¢) is also bounded. Namely, there exist
two positive constants ¢1,¢s such that 7(¢t) < ¢; and
| 7(t) |< 2.

Assumption 8. Suppose that there exists a non-negative
constant & such that

| fi(u(®)) = fi(h(D)) [I< § [ u(t)

for t > tg and Yu, h € R".

Assumption 9. Assume that there exist two positive con-
stants 71,72 such that m1 <| g(t) |< na.

Remark 10. Assumption 7 is proposed to prevent the oc-
currence of high-frequency chattering phenomena, which
may become an obstacle to identification of network topol-
ogy, in the evolution of the function 7(¢).

3. MAIN RESULTS

In this section, an important proposition is derived. Based
on this proposition, the realizability of topology identifi-
cation for fractional complex networks is proved and two
algorithms are proposed to estimate unknown parameters.

3.1 A necessary proposition

A proposition is given and proved as follows, which will be
used to derive the main results in this paper.

Proposition 11. Let { Dgx(t) = f(t), where z(t), f(t) :
R — Rand 0 < a < 1. If there exist two positive constants
01 and 05 such that | z(t) |< 6 and | f(¢) |< 02, then there

exists a time sequence {t;}7°, such that | f(tx) |< t%,

where (8 is an arbitrary constant and 0 < 8 < «a. And
t0§t1<t2 - limtk:OOalldthrl_tkSTk:

;I;%{S | (=D +S) > 20,1 (Ol + 1) + eg(tk — to)a}.
Proof. Assume, for the purpose of contradiction, that

there exists a time instant ¢t* < oo such that | f(t) [> &
for t > ¢*. Further suppose that f(t) > 7 for ¢t > t*.

From Lemmas 4,6, the following inequality holds for
t >t

(1) = 2(t0) + L17 ()
G
0+ gyl

t*t* 0
1
0/ TB(t — T)l—adT]
> alto) + g3 / (t_ff))l dr (5)
.1 o 1
#8005 = iy |
0

_ L@
=stt0)+ 773 | G

dr

-

r1-8) .5 1 1
Ti-f+a) T O/Tﬁ(tf)lad“

for t > t* and tg < 7 < t*,

Since (tl_fT()Tl)l,u <@ H T))ll -

O IR S SN o1
'r<a>t0/<t7>1ad I< r(a%(tﬂlad
T e (6)
= F(oz)to/(t*—T)l_o‘dT
0, .
_F(ail)(t —to)®,

which implies that fto G fT()Tl),a d7 is bounded when
Vt > t*. Similarly, When t >t

t* t*
1 1
/’Tﬁ t—7)! =5 dT < F(CE)/TB(t* —T)lfo‘dT (7)
0 0o 8
_ *\a—p3
_F(l—ﬁ—i—a)(t) )

which implies that ﬁ ﬁ) dr is bounded.

T
Then, it follows from inequality (5) that
tlggc x(t) = oc. (8)

This contradicts the previous hypothesis. Similarly, in the
case that f(t) < —-2 for t > ¢*, conflicting results can still
be derived. Thus, there exists a time sequence {¢}7° ; such
that | f(tx) |< . Meanwhile, lim t; = oc.

tk k—o0

Next, the conclusion that tx11 — tp < Tp = inf{s |

5>0

ﬁ > 20T (a + 1) + O2(tx — to)*} can be proved.
Assume, for the purpose of contradiction, that t;1 > tr+

T}, which implies that | f(¢) |> m for t € [t tr +
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Ty]. Further assume that f(t) > m for t € [tg,tr +

Ty]. Based on Lemmas 4,6, the following inequality can
be obtained for ¢ € [tg, tx, + Tk),

#(t) = alto) + ¢ )/(t_f(:))l_am
B G
_x(to)—FF( )t/(t—T)l_ dr
1 [ f0)
) / G- 9
) o te — to)® Y
>~ -yt

1 1
@) + 737 / (t—T)l—adT

T T TP+ 1)

Obviously, l'(tk + Tk) > —0 — %(tk - to)a +
(Ty)" o . .
WW 2 91. Slmllarly, if f(t) < —m for

t € [tg,tx + Tk, a conclusion can be derived that z(ty +
Ty) < —0;. This contradicts the previous hypothesis that
| z(t) |< 6. Therefore, the conclusion that ¢y 1 — tp <

T, = ;I>1f0{8 | T + Tots)? > 291F(0¢ + 1) + 92(tk — to)a} has

been proved.

This completes the proof.
Remark 12. Tt is worth noting that the existence of
lim x(t) does not necessarily imply that lim { Dz (t) =
t—00 t—oo
0. For example, the following function is considered,

z(t) =

1
gcos(tQ), t € (1,00).

Obviously, lim x(t) = 0 but lim @(¢t) does not exist.
t—o0 t—o0
However, according to Proposition 11, the weaker conclu-
sion that there exists a time sequence {tx}3>, such that
klirn ¢ Dg x(t) = 0 can be obtained when some additional
—00

conditions, like that x(t),§ D¢z(t) are bounded, are sat-
isfied. Since Proposition 11 reveals some special relations
between the primitive function and its fractional deriva-
tive, it may be helpful to some theoretical derivations and
practical engineering applications.

3.2 Analysis on the realizability of topology identification

Since G # 0, there exist two constant vectors u,( € R"
and a positive integer m € {1,2,---,n} such that Gu = ,
Cm#0and ¢ =0 (1 <i<n,i#m, i€ Z;), where

Rank(G) = Rank(G:¢) and ¢ = ({1, ¢y, G) T

Denote e;(t) = (e (t), ein(t), -+, ein(t)" = @i(t) — yi(t),
1 < i < N. Next, the regulation protocol in system (3) is
designed as

ui(t) = %VD?yi(t) — fi(yi(t))

= ()G (t — 7(t)) — diei(t), (10)

CDag(t) = el ()Gt —7(1)), (11)

where 1 < 4,5 < N, i,j € Z4, a;;(t) is an adaptive
parameter and d; is a positive constant. Then, a theorem
is given to prove that topology identification of fractional
complex network (3) is realizable.

Theorem 13. Let vy, = pand v; = 0 (i € Zy, 1 <
i < N, i # s), where s is a positive integer and s €
{1,2,--+, N}. Suppose that Assumptions 7 — 9 hold and

where 1 < ¢ < N, i € Z;. Then, under regulation
protocols (1 )( 1), there exists a time sequence {ti*}7°
(1<i<N, i€ Z;) such that

li Qs (125) — ajs |[= 0
kggo | ais(t’) — ais | ’ (13)
where t; < tis < tis < s <09, lirr;otff = 00, t?—u -

t';;s S 1}2'5 — 1nf{(f | W = 201 (Oé+1)+92(t7]'€5—t0)a}’
= \/2V to 92 = §+dz +772 | Cm |) QV(to) +

N
V2V(to) | G Il ¢, ¢ = max{ max (3 [ e;(s) ||

s€[to—¢1,to] j—

), V2NV (to)}, V(to) = 3 Z I ei(to) II> +3 Z Z(au -
i=1j=
a;j(to))?, B is an arbitrary constant and 0 < 8 < a.

Namely, the sth column of matrix A can be estimated
effectively at time sequence {t}°}32, (1 <i< N, i€ Z,).

Proof. Let a;;(t) = a;; — a;j(t). Under regulation proto-
cols (10)(11), the error system between (2) and (3) is given
by
L Dieilt) = J}/(T/z'(t)) = filui (1))
- 14
+ 3y (OG- (1) — diei(t), Y
j=1
where 1 <i < N, i € Z,.

The following Lyapunov function for error system (14) is
considered,

<
—
~
S~—
Il
N =
('b
1\3\»—\

(15)

N N
Z > ()
i=1 j=1

By Assumption 8 together with Lemmas 3 and 5, we have
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N N
=30 ()5 Dias (1)
N
= el W) fil@i(t) — filyi(t)]
i;l N
D0 ai(t)e] ()Gt — 7(t) (16)
i;l j=1
=N diel (t)es(t)
i;l N
=N ai el ()Gt — (1))
N
<> (E—dy) | eit) < 0.
i=1

According to Gu et al. (2017), it follows from in-
equality (16) that tli}m I e(®) ||= 0 where e(t) =
o0

(e (t),ed (@), -, ek (#)T. And, from Lemma 4, V(t) =
V(to) + I DfV(t) < V(to), which implies that
ei(t), ai;(t), a;;(t) are bounded.

Since vy = p, v; =0 (i € Zy, 1 <i < N, i # 8), error
system (14) can be rewritten as follows,

L Diei(t) = I@(ﬂfz‘(t)) = filyi(t))
+> (1) Ge;(t — (1)) (17)
j=1
+dis (t)Gys (t - T(t)) - diei (t)7
where 1 <: < N, i € Z,.
From Assumption 9, the following inequality holds,
| £ Dfrea(t) || < (]€+ di) || ei(t) | +n2 | Cmais(2) |
+> lag () |l Ge;(t —7(1) |
= (18)

<(E+di+m]GCnl)

+V2V(to) || G [ ¢,

where the property that

2V (tg)

N N
Dollest=7@) IS ([N [le;t—r(1) |2
j=1 j=1

is used above. Then { Df*e;, (t) is bounded and
foDieim(t) | <Il 5, Dfeit) |
< (Etditne|Gnl)

V2V (to) | G |

where e;,,,(t) is the mth component of e;(t).

2V (to)

According to Proposition 11, there exists a time sequence
{132, such that kli_)nologD%s eim(t) =0, where tg < t%° <

1S : s __ is is s __
15 < - < o0, kl;rgotk =00, ti}, —ty < Ty 701};1”0{0\

a

@ 2 20T (a + 1) 4 05(8 — 1)}, 61 = /2V (ko)

02 = (E+di+ 12 | G )2V () +/2V(t0) | G || ¢, B is
an arbitrary constant and 0 < 8 < a.

From equation (17) and Assumption 9, the following
inequality can be obtained,

| o Dfeim(t) | = | Gnais(t) | —(€+di) || e(t) ||

(19)
—V2NV(to) || G [l e(t —(t)) || -
It follows from inequality (19) that
_ 1 o
| ais(t) | < 17“ tC;Dt eim(t) |
+HE+di) || est) | (20)
V2NV (to) | G Il et — 7(2)) [I}-
Obviously, lim | a;s(t*) |= 0, which means that the
k—o0

unknown parameter a;s can be identified at these special
moments {¢;*}72,. Therefore, under regulation protocols
(10)(11), the sth column of the configuration matrix A can
be identified.

This completes the proof.

Remark 14. 1t is easy to find that the larger the value
of the parameter d; is, the easier condition (12) is to
satisfy and the more favorable it is to the topological
identification process. And note that, for a function z(t) :
R — R, tlggo ng‘z(t) = 0 does not necessarily imply the

existence of tlim 2(t). For example, the following equality
— 00

is considered,

tCi)DtaZ(t) tog > 0,

1
=5
where [ is a constant and 0 < 8 < a < 1. It is obvious that
tlirgongz(t) = 0 but tlgglo z(t) = tllrg[z(to) + R0k =
oo (the derivation of this equality is similar to the
derivation of inequalities (5)(7)(8)). Thus the conclusion
that, from (11), lim G;;(t) exists when lim e;(t) = 0 can

t— o0 t— o0
not be derived, which means the unknown parameter a;;
can not be directly estimated by adaptive protocol (11).
But, based on Theorem 13, the conclusion has been proved
that the unknown topology matrix A can be identified at
the time sequences {t:*}2°, (1 < i,s < N, i,s € Z).
And the characteristic ¢, | — ;¥ < T\ of {t}*}7°, ensures
a property that % ; < co when ¢}* < co, which guarantees
the realizability of topology identification for fractional
systems in practical engineering applications.

3.8 Two algorithms to estimate the unknown topology

Let a;;(t) (1 <i4,j5 <N, i,j € Z) represents the estima-
tor of the unknown parameter a;;. Then an algorithm is
proposed to identify the unknown parameters in network

3)-

Theorem 15. Let vy = pand v; = 0 (1 € Z4, 1 <
i < N, i # s), where s is a positive integer and s €
{1,2,---,N}. And let a;5(¢) be defined by

Qs (t) = dis (gis)a (21)

where t > tg, 1 <i< N, i € Z; and &;5 = maz{arg min(]
to<¢<t

foD&eim(t) | + [l ei() | + I e(s = 7(c)) [} Suppose that
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Assumptions 7—9 hold and the conditions in Theorem 13
are satisfied. Then, based on regulation protocols (10)(11),
the sth column of matrix A can be identified effectively by
estimators a;5(t) (1 < i < N, i € Z;). Precisely, the
following equality holds,

as = lim ais(t),

(22)

where 1 <i< N, i€ Z,.

Proof. According to Theorem 13 and Proposition 11,

tlim | e(t) |= 0 and there exists a time sequence {t{°}%°,

— 00

such that lim CDCfselm(t) |= 0. Next, the following
k—o0 t

equality can be obtamed
C na .
Jim min{| € D2 eun(t) | + | <) |
+lle(c=7() [} =0.

It is obvious that there exist two positive constants oy, s
such that the following inequalities hold,
| Dfeim(t) |+ [| est) |
+|e(t—7
S 2{| tCOD?ei7rz(t)
+ et —7(2)) I},

where iy (t) = i {| DFeum(t) |+ + di) | i) |
+v/2NV(to) || G |||| e(t — 7(t)) ||}. Therefore,

(23)

Tt ) HS leis(t)’ (24)

Xis (t) + [l e |

i win{] € D ean (@) |+ ex(t) |
+let—7(®) [} =0, (25)
if and only if, hm {nm(xw( )) =0.
It follows from inequality (20) that
~ 1 (e}
| QAis — aiS(t) | < 7‘“ th €im (t) ‘

+(E+di) | ei®) |l
+V2NV (o) | G [l e = 7(@)) [I}-

Then, from inequalities (23)(25)(26),
equality holds,

the following in-

t]irgo ‘ afis(t) — Qg | = tli)m | ais(gis) — Qg ‘
< lim ———{| £ D2 eim(t) |

Hﬁﬁiwwwn
+\/(2‘N)‘)/ﬁt}o)_||0G Il e(eis

This completes the proof.

(27)

Note that the condition, t — oo, is difficult to satisfy in re-
ality because most topology identification processes always
take place in a finite period of time. Therefore, in order
to have more practical significance, another algorithm will
be designed, in which the accuracy function is considered
to denote the accuracy of estimated results at any given
time.

Next, an assumption is needed.

Assumption 16. Suppose that there exists a constant M >
0 such that | a;; |[< M.

Remark 17. Note that Assumption 16 is very mild. For
example, in the Internet, the communication bandwidth
between any two routers is always limited and its upper
bound can always be known.

An auxiliary function is defined as follows,
i t) = CDaezm t + +dz €; t
Pij(t) 77\ —l O [HE+d) e 1| (g
+ | G il et = m(0) 1},

where 1 <i,5 < N, i,j € Z; and

N N
N | e(to) 2 +2N(M2N2 + 33" a2 (to

i=1 j=1

P =

Let w;;(t) (1 <14,5 < N, 4,j € Z;) denote the accuracy
function of the estimate of function a@;;(t) against a;; at
time ¢, which is an upper bound of the estimation error
| @ij(t) — ai; | between a;;(t) and a;;. Next an algorithm
is presented to estimate the unknown topology of system

(3)-

Theorem 18. Let vy = pand v; = 0 (i € Zy, 1 <

i < N, i # s), where s is a positive integer and
s € {1,2,---,N}. And let functions a;s(¢) and w;s(t) be
defined by
Qs (t) = &is (Eis)a (29)
Wis (t) = Dis (51'5)7 (30)

where t > tp, 1 < ¢ < N, i € Z; and g5 =
maz{arg min(p;s(s))}. Suppose that Assumptions 7—9, 16
to<¢<t

hold and the conditions in Theorem 13 are satisfied. Then,
based on regulation protocols (10)(11), the sth column of
matrix A can be estimated effectively by estimators @;s(t)
(1 <i< N, i€ Zy). Precisely, the following equalities
hold

Qs —tlgglo a;s (), (31)
Jim w;s () = 0, (32)

where 1 < i < N,i € Z; and | a;s —
t> to.

a;s(t) |< wis(t) for

Proof. It follows from Assumption 16 and inequality (20)
that

; c Yo,

m |<m |{| tth zm(t) |

+H(E+di) [ ei?) |l

+\/MIIGHIIH—T( ) 11}

< 7{| G D ein(t) |
(£+d) | e(t) ||

N Gl el —7(0) I}

= pis (t)

‘ Ajs — &1.5(t) | S

(33)

It is obvious that

‘ Ajs — dis(t) |:| Qis — &is(sis) |§ pis(gis) = Wis(t)~ (34)

According to Theorem 13 and Proposition 11, tlim I
— 00

e(t) |= 0 and there exists a time sequence {i*}?2°, such
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that lim | D%, eim(t) |= 0. Next, the following equality
k—oo k
can be obtained,

lim min{p;s(t)} = 0.

t—00 t>tg

(35)

Obviously, from (30), hm wis(t) = 0. And it follows from
inequality (34) that hm | ais(t) — a5 |< tlim wis(t) = 0.
hade el

This completes the proof.

Remark 19. In Theorem 18, the conclusion is obtained
that, via equality (29) and regulation protocols (10)(11),
the unknown elements in the sth column of matrix A can
be estimated effectively. Then, because of the arbitrariness
of the value of s in the set {1,2,---, N}, all the unknown
parameters in A can be identified in the same way.

Remark 20. Since the estimation error | a;;(t) — a;; |
between a,;(t) and a;; is always unknown, the accuracy
function w;;(t), which is an upper bound of | @;;(t) — a;; |
but can always be known, is considered to denote the
accuracy of the estimate of function a,;(t) against a;; at
time ¢ and the reasonableness of using this function to
evaluate the validity of estimation algorithm (31) is shown
in equalities (32)(34).

Remark 21. Tt is easy to find that regulation protocols
(10)(11) are centralized and the individual information
of each node in these two algorithms need to be known,
such as the inner coupling matrix G and the nonlinear
function f;. These may become limiting factors when the
algorithms designed in this paper are applied to solve some
real-world engineering problems. Therefore, how to design
a distributed regulation protocol, which is more easily used
to solve the problem about topological identification, will
be the focus of our future work.

4. NUMERICAL SIMULATIONS

In this section, an example is shown to illustrate the
correctness of the obtained theoretical results.

Example 22. Consider three-dimensional complex network
(3), which consists of six nodes. A nonlinear function is
given as follows,
*0.881@) +2
1.8tanh(s1(t)

tanh(s1(t)) — 1.2tanh(sa(t));
) + 1.71tanh(s2(t))

+ 1.15tanh(s3(t));
— 4.75tanh(s1(t))
+ 1.1tanh(ss3(t));

s(t) = (s1(t), s2(), s3())". Let fi(s(t)) = f(s(1)),
i < 6, i € Z;. The weight configuration matrix
(ai;)exe is described as follows,

~0.3, 0.1, 0, 0, 0.1, 0.1;

0.2,-0.7, 0.3, 0, 0.1, 0.1;
0, 0, —0.2, 0.05, 0.15, 0.05;

fs() =
71.683@)

IL"S
||\/\m

A=1 0 01, 06-08 01, 0: |+ (36)
02, 0.2, 05, 0051, 0.05;
01 02 03 04, 05,15

where all the elements in this matrix are assumed to be
unknown. But suppose that a fact is known that | a;; [< 10
for 1 <4,5 <6, i € Z,. The inner coupling matrix G is

=
1

~

The state of the nodes
= r~
|

’ Time t

Fig. 1. The state of nodes in network (3) under protocols

(10)(11).

2,0,—1;
G= 0,1,1;] : (37)
1,0, 2
Let o = (1,1,1)T, then Gu = ¢ = (1,0,0)T. The oth-

er parameters in network (3) are assumed to be that
a = 0.65, top = 0 and 7(¢t) = 5. The initial conditions of
system (3) are chosen randomly: z1(s) = (0.5,0.4,0.7)7,
2a(s) = (—0.4,-1.6,0.5)7, z5(s) = (0.9,-0.6,0.2)7,
za(s) = (—0.3,-0.8,1.2)T, z5(s) = (—-1.3,-2.1,1.8)7,
ze(s) = (0.7, 0. 7,0. 7) and s € [—5,0]. The initial values
of adaptive parameters a;;(t) in equations (10)(11) are
supposed to be that a;;(to) =0for 1 <i,5 <6, i,j € Zy.
Let d; =15 (1 <14 <6, i € Z,), which can make condition
(12) be satisfied. Let g(t) = 6 for ¢ > to. Then auxiliary
function (28) can be rewritten as follows,

{I o Dien(t) | +25 | ei(t) |
+o (|Gl et =7(0) [1},

where ¢ = /6 | e(to) ||> +43200 and 1 < 4,5 < 6, i,j €
Z,.

pij(t) = (38)

Let vy = pand v; = 0,2 < i <6, ¢ € Z,. Based
on equality (31), the elements in the first column of
matrix A can be identified. Figs. 1,2,3 show the simulation
results. Fig. 1 shows the state of nodes in network (3),
which indicates that network (3) and auxiliary network (2)
can achieve synchronization based on regulation protocols
(10)(11). Parameters identification are shown in Fig. 2.
The estimators a;;1(t) (1 < i < 6, i € Zy) converge
to constants in accordance with the values of unknown
parameters a;; (1 < i < 6, ¢ € Z;). In Fig. 3, the
accuracy functions w;i(t) (1 < i < 6, i € Z1) converge
rapidly to zero, which demonstrates that the method for
topology identification proposed in Theorem 18 is very
effective. And, it can be obtained from Fig. 3 that | a;3 —
an(t) <043 (1<i<6, i€ Z,) when t = 250.

5. CONCLUSION

In this manuscript, topology identification of fractional
complex networks is studied. In order to facilitate the
derivation of the main conclusions, an important proposi-
tion is proposed and proved, which can reveal some special
relations between the primitive function and its fractional
derivative. Based on this proposition, two algorithms are
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Fig. 2. Time evolution of estimators a;;(t) (1 <i <6, i €
Z).

o
S
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=
=
S

[N

=1

S
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=
=
5
T

o

Time t

Fig. 3. Time evolution of accuracy functions w;;(t) (1 <
i<6, i€ Zy).

designed, by which the unknown parameters in the original
network can be estimated. Moreover, the accuracy func-
tion is considered to denote the accuracy of the estimated
results and this function can also be used to evaluate the
validity of our estimation algorithms.
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